
Chapter 5

Variational Quantum Algorithms

This class of algorithms employs a quantum and a classical computer to solve some optimisation problems.
The quantum computer performs the quantum evolution of a state with respect to an Hamiltonian that is
transformed, say from Ĥ0 to Ĥ1. The classical computer determines how such a transformation should take
place employing the variational principle. Typically, the problem is to map the state from the ground state of
Ĥ0 to that of Ĥ1, whose ground state is unknown. Thus, one wants to have a well-known Ĥ0. This is often
taken as that of the Ising model.

5.1 The Ising model

In a combinatorial optimisation problem, one has a string of n bits and wants to optimise a particular problem.
The problem is mapped in a minimisation (or maximisation) of a cost function C : { 0, 1 }n ! R. Notably, the
maximisation problem can be obtained from the minimisation one buy a minus sign: C ! �C.

To solve a combinatorial optimisation problem via a quantum algorithm, one needs to encode the problem
onto a quantum system. In the following, we show how the Ising Hamiltonian can be used to embed such an
optimisation problem.

The Ising model was developed to study the phase transition in magnetic materials. It consists in n spins
that can be coupled via long-range interactions. The corresponding Hamiltonian is

ĤC = �
nX

i=1

hi�̂
(i)
z �

X

1i<jn

Jij �̂
(i)
z �̂(j)

z , (5.1)

where hi are the single spin magnetic fields describing the single spin evolution and Jij the spin-spin couplings.
The choice of the latter encodes if the spins are encouraged to be aligned (ferromegnetic phase) or anti-aligned
(antiferromagnetic phase). Since only �̂z are appearing in ĤC, then its spectral decomposition can be expressed
in the computational basis:

ĤC =
2n�1X

z=0

C(z) |zi hz| , (5.2)

where C(z) is the energy of the specific spin configuration |zi. Then, by properly mapping a combinatorial
problem in the choice of {hi } and { Jij }, one can find the optimal solution by minimizing the energy, i.e. by
finding the configuration |zi that corresponds to minimal energy (or cost) C(z).
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5.2 Mapping combinatorial optimisation problems into the Ising model

Many problems can be mapped in the form in Eq. (5.1), and hence solve with a quantum computer, by choosing
the appropriate values of {hi } and { Jij }. Here we consider some explicit examples.

Subset sum problem. Given an integer number m (total value) and a set of N positive and negative integers
n = {n1, . . . , nN }, which is the subset of the latter integers whose sum gives m?

Example 5.1
Consider the case of m = 7 and n = { �5,�3, 1, 4, 9 }. The subset { �3, 1, 9 } solves the problem: �3+1+9 =
7 = m.

Exercise 5.1
Consider the case of m = 13 and n = { �3, 2, 8, 4, 20 }. Show that the corresponding subset sum problem
has no solution.

The subset sum problem can be framed as an energy minimisation problem as follows. Consider the sumPN
i=1 nizi �m, where ni are the elements of n and zi 2 { 0, 1 } are weights that select or not the corresponding

element ni in the sum (e↵ectively, this is the way to select a specific subsection). We define E(z) as the square
of such a sum:

E(z) = E(z1, . . . , zN ) =

 
NX

i=1

nizi � m

!2

. (5.3)

Then, if there is a subset solving the problem, one has that exists a value of z = { z1, . . . , zN } such that E(z) = 0.
Conversely, if all the possible values of z give E(z) 6= 0, then there is no subset that can solve the subset sum
problem. One can already see that the z corresponding to the solution of the problem is the one minimising
E(z). We now show the connection with the Ising model. We introduce the classical spins si = ±1, which will
be employed in place of the weights zi. Namely, one uses

zi = 1
2 (1 � si), (5.4)

so that si = +1 (spin up) corresponds to zi = 0 and si = �1 (spin down) to zi = 1. We define the corresponding
classical Hamiltonian

H(s1, . . . , sN ) =

 
NX

i=1

ni
1
2 (1 � si) � m

!2

,

= 1
4

NX

i,j=1

ninjsisj �
NX

i=1

0

@ 1
2

NX

j=1

nj � m

1

Anisi +

 
1
2

NX

i=1

ni � m

!2

,

(5.5)

where the last term is independent from si and thus is a negligible constant of the problem. After having defined

Jij = �ninj

4
, and hi =

0

@ 1
2

NX

j=1

nj � m

1

Ani, (5.6)

the Hamiltonian becomes

H(s1, . . . , sN ) = �
X

1i<jn

Jijsisj �
nX

i=1

hisi + const, (5.7)

where
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const =

 
1
2

NX

i=1

ni � m

!2

�
NX

i=1

Jiis
2
i , (5.8)

is si independent since s2i = 1 for any value of i. To solve the problem on a quantum computer, one quantises

the Hamiltonian in Eq. (5.7) by substituting si ! �̂(i)
z and gets Eq. (5.1).

Number partitioning problem. Another combinatory problem that can be mapped in an Ising Hamiltonian
is the number partitioning problem. It asks if a set of N integers {n1, . . . , nN } can be partitioned in two subsets
such that the sum of the elements in the individual subsets is equal.

Example 5.2
Consider the set n = { 1, 2, 3, 4, 6, 10 }. In such a case, one can consider the case of { 1, 2, 4, 6 } and { 3, 10 },
whose individual sums are both equal to 13.

The classical Hamiltonian for this problem can be straightforwardly constructed as

H(s1, . . . , sN ) =

 
NX

i=1

nisi

!2

, (5.9)

with si = ±1. Clearly, the solution s = { s1, . . . , sN } is such that H(s) = 0. Expanding the square, we find

H(s) = �
X

1i<jN

Jijsisj � Tr [Jij ] , (5.10)

where

Jij = �ninj

2
, and Tr [Jij ] =

NX

i=1

Jiis
2
i . (5.11)

The classical Hamiltonian in Eq. (5.10) can be quantised and one obtains that in Eq. (5.1) with no need to
introduce the magnetic fields, i.e. hi = 0.

5.3 Adiabatic Theorem

Adiabatic quantum computation is based on the adiabatic theorem. The latter considers the case of a time
dependent Hamiltonian, that changes from Ĥ0 at time t = 0 to Ĥ1 at time t = ⌧ . We also assume that the
two Hamiltonians do not commute, i.e.[Ĥ0, Ĥ1] 6= 0. The theorem states that a system prepared in the n-th
eigeinstate of Ĥ0 goes in the n-th eigeinstate of Ĥ1 if the transformation is made slowly enough, i.e. adiabatically.
The application to quantum computation then is to take an initial Hamiltonian with a ground state that can be
easily prepared and then adiabatically change the Hamiltonian to that of the problem one wants to optimise. If
the system is initially in the ground state of Ĥ0, then will remain in the ground state of the target Hamiltonian
Ĥ1 and it will encode the solution of the optimisation problem.

The proof of the adiabatic theorem is the following. Consider the instantaneous spectralisation of a time-
dependent Hamiltonian Ĥ(t), which is

Ĥ(t) |n(t)i = En(t) |n(t)i , (5.12)

where En(t) and |n(t)i are respectively the corresponding instantaneous eigeinvalues and eigeinstates. Given a
state | (t)i at time t, one can always express it as a superposition of the instantaneous eigeinstates as

| (t)i =
X

n

cn(t) |n(t)i , (5.13)
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where
cn(t) = hn(t)| (t)i , (5.14)

determine the probabilities Pn(t) = |cn(t)|2 of being in |n(t)i at time t. The evolution of cn(t) can be determined
via

ċn(t) = hṅ(t)| (t)i + hn(t)| ̇(t)i ,
= hṅ(t)| (t)i � i

~ hn(t)|Ĥ(t)| (t)i ,
= hṅ(t)| (t)i � i

~En(t) hn(t)| (t)i ,
(5.15)

where we defined |ṅ(t)i = d
dt |n(t)i, and we applied the Schrödinger equation and applied the Hamiltonian to

its eigeinstate. Then, the imposing Eq. (5.13), we get

ċn(t) =
X

m

cm(t) hṅ(t)|m(t)i � i
~En(t)cn(t), (5.16)

which determines a system of coupled di↵erential equations. In complete generality, the evolution of cn(t)
depends on cm(t) for all values of m. To determine the first term of Eq. (5.16), we consider the time derivative
of Eq. (5.12) with |n(t)i subsituted with |m(t)i and projecting it on hn(t)|. This gives

hn(t)| d
dtĤ(t)|m(t)i + hn(t)|Ĥ|ṁ(t)i = Ėm(t)�nm + Em(t) hn(t)|ṁ(t)i , (5.17)

which can be recasted as

(En(t) � Em(t)) hn(t)|ṁ(t)i = Ėm(t)�nm � hn(t)| d
dtĤ(t)|m(t)i . (5.18)

For m 6= n, one then has

hṅ(t)|m(t)i =
hn(t)| d

dtĤ(t)|m(t)i
(En(t) � Em(t))

, (5.19)

where we exploited that hṅ(t)|m(t)i = � hn(t)|ṁ(t)i. Thus, by separating the case of m = n and m 6= n in
Eq. (5.16), we have

ċn(t) =
�
hṅ(t)|n(t)i � i

~En(t)
�
cn(t) +

X

m 6=n

cm(t)
hn(t)| d

dtĤ(t)|m(t)i
(En(t) � Em(t))

. (5.20)

In the limit where the Hamiltonian Ĥ(t) changes slowly enough, i.e. for hn(t)| d
dtĤ(t)|m(t)i ⌧ (En(t) � Em(t))

for all n and m, then one can neglect the last term in Eq. (5.20). This is the so-called adiabatic approximation,
which gives the following solutions

cn(t) = ei✓n(t)ei�n(t)cn(0), (5.21)

where we defined

✓n(t) = � 1
~

Z t

0
dsEn(s), and �n(t) = �i

Z t

0
ds hṅ(s)|n(s)i . (5.22)

In particular, �n(t) 2 R is known as the Berry phase.
Importantly, under the adiabatic approximation, one has that the probabilities evolve as

Pn(t) = |cn(t)|2 = |cn(0)|2 = Pn(0), (5.23)

which is the final proof of the theorem.

Remark 5.1. It is important to understand the limits in which the adiabatic approximation is valid. To prove it
in complete generality, one should require that the time-scale ⌧ of the transformation is such that
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⌧ � max
n 6=m

max
0t⌧

�����
hn(t)| d

dtĤ(t)|m(t)i
(En(t) � Em(t))

����� . (5.24)

For the perspective of quantum computation, one can restrict to the case of n = 0 and m = 1. This is the case
where the system is initially prepared in the ground state n = 0 and one does not want a jump in the first
excited state m = 1. In such a case, the approximation is valid if

⌧ � max
0t⌧

�����
h 0(t)| d

dtĤ(t)| 1(t)i
(E0(t) � E1(t))

����� . (5.25)

Notably, the more the energy gap E1 � E0 closes, the larger value of ⌧ one has to consider. In the case of a
linear transition between the initial Ĥ0 and final Hamiltonian Ĥ1 (i.e. Ĥ(t) = (1� t/⌧)Ĥ0 + t/⌧Ĥ1), a necessary
condition for keeping the energy gap open is that [Ĥ0, Ĥ1] 6= 0. Figure 5.1 represents graphically how the gap
should remain open during the Hamiltonian change so that the initial state being the ground state of Ĥ0 is
mapped to the ground state of Ĥ1, which encodes the solution of the problem.150 Chapter 12: Quantum computation and adiabatic evolution
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S
<latexit sha1_base64="T8VFM2urIVRzrsS0WxlXJBT9cUM=">AAAB8HicbZDNSgMxFIXv+FvrX9Wlm2ARXEiZkYK6K7hx2aJjC+1QMmmmDc0kQ5IR6tAncKsLV+LWNxJfxkw7C209EPg4915y7wkTzrRx3S9nZXVtfWOztFXe3tnd268cHD5omSpCfSK5VJ0Qa8qZoL5hhtNOoiiOQ07b4fgmr7cfqdJMinszSWgQ46FgESPYWKt1169U3Zo7E1oGr4AqFGr2K9+9gSRpTIUhHGvd9dzEBBlWhhFOp+VeqmmCyRgPadeiwDHVQTZbdIpOrTNAkVT2CYNm7u+JDMdaT+LwPMZmlOAnaUdy1ItNuflfrZua6CrImEhSQwWZ/xilHBmJ8vPRgClKDJ9YwEQxuzQiI6wwMTaksk3DW7x9GfyL2nXNbdWrjXoRSwmO4QTOwINLaMAtNMEHAhSe4QVeHe28Oe/Ox7x1xSlmjuCPnM8fY3aQYg==</latexit><latexit sha1_base64="T8VFM2urIVRzrsS0WxlXJBT9cUM=">AAAB8HicbZDNSgMxFIXv+FvrX9Wlm2ARXEiZkYK6K7hx2aJjC+1QMmmmDc0kQ5IR6tAncKsLV+LWNxJfxkw7C209EPg4915y7wkTzrRx3S9nZXVtfWOztFXe3tnd268cHD5omSpCfSK5VJ0Qa8qZoL5hhtNOoiiOQ07b4fgmr7cfqdJMinszSWgQ46FgESPYWKt1169U3Zo7E1oGr4AqFGr2K9+9gSRpTIUhHGvd9dzEBBlWhhFOp+VeqmmCyRgPadeiwDHVQTZbdIpOrTNAkVT2CYNm7u+JDMdaT+LwPMZmlOAnaUdy1ItNuflfrZua6CrImEhSQwWZ/xilHBmJ8vPRgClKDJ9YwEQxuzQiI6wwMTaksk3DW7x9GfyL2nXNbdWrjXoRSwmO4QTOwINLaMAtNMEHAhSe4QVeHe28Oe/Ox7x1xSlmjuCPnM8fY3aQYg==</latexit><latexit sha1_base64="T8VFM2urIVRzrsS0WxlXJBT9cUM=">AAAB8HicbZDNSgMxFIXv+FvrX9Wlm2ARXEiZkYK6K7hx2aJjC+1QMmmmDc0kQ5IR6tAncKsLV+LWNxJfxkw7C209EPg4915y7wkTzrRx3S9nZXVtfWOztFXe3tnd268cHD5omSpCfSK5VJ0Qa8qZoL5hhtNOoiiOQ07b4fgmr7cfqdJMinszSWgQ46FgESPYWKt1169U3Zo7E1oGr4AqFGr2K9+9gSRpTIUhHGvd9dzEBBlWhhFOp+VeqmmCyRgPadeiwDHVQTZbdIpOrTNAkVT2CYNm7u+JDMdaT+LwPMZmlOAnaUdy1ItNuflfrZua6CrImEhSQwWZ/xilHBmJ8vPRgClKDJ9YwEQxuzQiI6wwMTaksk3DW7x9GfyL2nXNbdWrjXoRSwmO4QTOwINLaMAtNMEHAhSe4QVeHe28Oe/Ox7x1xSlmjuCPnM8fY3aQYg==</latexit>

S
<latexit sha1_base64="O4slmpJ3Tu13f3ArCmmhCFw9zQ4=">AAAB8HicbZDNSgMxFIUz9a/Wv6pLN8EiuJAyI4K6K7hx2aJjC+1QMumdNjSTDElGqEOfwK0uXIlb30h8GTPtLLT1QODj3HvJvSdMONPGdb+c0srq2vpGebOytb2zu1fdP3jQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuuuX625dXcmvAxeATVUqNmvfvcGkqYxCEM50brruYkJMqIMoxymlV6qISF0TIbQtShIDDrIZotO8Yl1BjiSyj5h8Mz9PZGRWOtJHJ7FxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIVVsGt7i7cvgn9ev627rotZwi1jK6Agdo1PkoUvUQLeoiXxEEaBn9IJeHe28Oe/Ox7y15BQzh+iPnM8fYkKQXg==</latexit><latexit sha1_base64="O4slmpJ3Tu13f3ArCmmhCFw9zQ4=">AAAB8HicbZDNSgMxFIUz9a/Wv6pLN8EiuJAyI4K6K7hx2aJjC+1QMumdNjSTDElGqEOfwK0uXIlb30h8GTPtLLT1QODj3HvJvSdMONPGdb+c0srq2vpGebOytb2zu1fdP3jQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuuuX625dXcmvAxeATVUqNmvfvcGkqYxCEM50brruYkJMqIMoxymlV6qISF0TIbQtShIDDrIZotO8Yl1BjiSyj5h8Mz9PZGRWOtJHJ7FxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIVVsGt7i7cvgn9ev627rotZwi1jK6Agdo1PkoUvUQLeoiXxEEaBn9IJeHe28Oe/Ox7y15BQzh+iPnM8fYkKQXg==</latexit><latexit sha1_base64="O4slmpJ3Tu13f3ArCmmhCFw9zQ4=">AAAB8HicbZDNSgMxFIUz9a/Wv6pLN8EiuJAyI4K6K7hx2aJjC+1QMumdNjSTDElGqEOfwK0uXIlb30h8GTPtLLT1QODj3HvJvSdMONPGdb+c0srq2vpGebOytb2zu1fdP3jQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuuuX625dXcmvAxeATVUqNmvfvcGkqYxCEM50brruYkJMqIMoxymlV6qISF0TIbQtShIDDrIZotO8Yl1BjiSyj5h8Mz9PZGRWOtJHJ7FxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIVVsGt7i7cvgn9ev627rotZwi1jK6Agdo1PkoUvUQLeoiXxEEaBn9IJeHe28Oe/Ox7y15BQzh+iPnM8fYkKQXg==</latexit>

�Emin
<latexit sha1_base64="EPBgn5D3p2fn7K5W+ev2KpWuuwE=">AAACA3icbZBPS8MwGMbT+W/Of3UevQSH4GGMTgT1NlDB4wTrBmspaZZuYUlaklScZVc/hlc9eBKvfhDxy5huPejmC4Efz/s+vG+eMGFUacf5skpLyyura+X1ysbm1vaOvVu9U3EqMXFxzGLZDZEijAriaqoZ6SaSIB4y0glHF3m/c0+korG41eOE+BwNBI0oRtpIgV31LgnTCF4FmSc55FRMArvmNJxpwUVoFlADRbUD+9vrxzjlRGjMkFK9ppNoP0NSU8zIpOKliiQIj9CA9AwKxInys+ntE3holD6MYmme0HCq/nZkiCs15mGdIz1M0GNsLDmq+aFc/K/XS3V05mdUJKkmAs82RimDOoZ5IrBPJcGajQ0gLKk5GuIhkghrk1vFpNGc//siuMeN84Zzc1Jr1YtYymAfHIAj0ASnoAWuQRu4AIMH8AxewKv1ZL1Z79bHbLRkFZ498Keszx9Gd5eD</latexit><latexit sha1_base64="EPBgn5D3p2fn7K5W+ev2KpWuuwE=">AAACA3icbZBPS8MwGMbT+W/Of3UevQSH4GGMTgT1NlDB4wTrBmspaZZuYUlaklScZVc/hlc9eBKvfhDxy5huPejmC4Efz/s+vG+eMGFUacf5skpLyyura+X1ysbm1vaOvVu9U3EqMXFxzGLZDZEijAriaqoZ6SaSIB4y0glHF3m/c0+korG41eOE+BwNBI0oRtpIgV31LgnTCF4FmSc55FRMArvmNJxpwUVoFlADRbUD+9vrxzjlRGjMkFK9ppNoP0NSU8zIpOKliiQIj9CA9AwKxInys+ntE3holD6MYmme0HCq/nZkiCs15mGdIz1M0GNsLDmq+aFc/K/XS3V05mdUJKkmAs82RimDOoZ5IrBPJcGajQ0gLKk5GuIhkghrk1vFpNGc//siuMeN84Zzc1Jr1YtYymAfHIAj0ASnoAWuQRu4AIMH8AxewKv1ZL1Z79bHbLRkFZ498Keszx9Gd5eD</latexit><latexit sha1_base64="EPBgn5D3p2fn7K5W+ev2KpWuuwE=">AAACA3icbZBPS8MwGMbT+W/Of3UevQSH4GGMTgT1NlDB4wTrBmspaZZuYUlaklScZVc/hlc9eBKvfhDxy5huPejmC4Efz/s+vG+eMGFUacf5skpLyyura+X1ysbm1vaOvVu9U3EqMXFxzGLZDZEijAriaqoZ6SaSIB4y0glHF3m/c0+korG41eOE+BwNBI0oRtpIgV31LgnTCF4FmSc55FRMArvmNJxpwUVoFlADRbUD+9vrxzjlRGjMkFK9ppNoP0NSU8zIpOKliiQIj9CA9AwKxInys+ntE3holD6MYmme0HCq/nZkiCs15mGdIz1M0GNsLDmq+aFc/K/XS3V05mdUJKkmAs82RimDOoZ5IrBPJcGajQ0gLKk5GuIhkghrk1vFpNGc//siuMeN84Zzc1Jr1YtYymAfHIAj0ASnoAWuQRu4AIMH8AxewKv1ZL1Z79bHbLRkFZ498Keszx9Gd5eD</latexit>

E0(1) ! |�0(1)i � |�pi
<latexit sha1_base64="yPzzMBr8Mhh4ynjLJv6/X3DJ+14="></latexit><latexit sha1_base64="yPzzMBr8Mhh4ynjLJv6/X3DJ+14="></latexit><latexit sha1_base64="yPzzMBr8Mhh4ynjLJv6/X3DJ+14="></latexit>

|�0i � |�0(0)i ! E0(0)
<latexit sha1_base64="CxkcAJIiNy7g1fb9pCL011jYRMw=">AAACJ3icbZDLSgMxFIYzXmu9jbp0EyxCBSlTKV52BRFcVrC20Cklk562oZnMmGQKdeyb+AQ+hltduBLFlW9iZlpQW38I/HznHE7O74WcKe04H9bc/MLi0nJmJbu6tr6xaW9t36ggkhSqNOCBrHtEAWcCqpppDvVQAvE9DjWvf57UawOQigXiWg9DaPqkK1iHUaINatnH99gNFWs52JVEdDlgF24jNsAJ7xmedw5+SjrAFylq2Tmn4KTCs6Y4MTk0UaVlf7rtgEY+CE05UapRdELdjInUjHIYZd1IQUhon3ShYawgPqhmnN43wvuGtHEnkOYJjVP6eyImvlJD3zv0ie6F5C4wI4lV000J/K/WiHTntBkzEUYaBB1v7EQcm4OT1HCbSaCaD40hVDLzaUx7RBKqTbZZk0Zx+vZZUz0qnBWcq1KuXJrEkkG7aA/lURGdoDK6RBVURRQ9oCf0jF6sR+vVerPex61z1mRmB/2R9fUNQyaj8g==</latexit><latexit sha1_base64="CxkcAJIiNy7g1fb9pCL011jYRMw=">AAACJ3icbZDLSgMxFIYzXmu9jbp0EyxCBSlTKV52BRFcVrC20Cklk562oZnMmGQKdeyb+AQ+hltduBLFlW9iZlpQW38I/HznHE7O74WcKe04H9bc/MLi0nJmJbu6tr6xaW9t36ggkhSqNOCBrHtEAWcCqpppDvVQAvE9DjWvf57UawOQigXiWg9DaPqkK1iHUaINatnH99gNFWs52JVEdDlgF24jNsAJ7xmedw5+SjrAFylq2Tmn4KTCs6Y4MTk0UaVlf7rtgEY+CE05UapRdELdjInUjHIYZd1IQUhon3ShYawgPqhmnN43wvuGtHEnkOYJjVP6eyImvlJD3zv0ie6F5C4wI4lV000J/K/WiHTntBkzEUYaBB1v7EQcm4OT1HCbSaCaD40hVDLzaUx7RBKqTbZZk0Zx+vZZUz0qnBWcq1KuXJrEkkG7aA/lURGdoDK6RBVURRQ9oCf0jF6sR+vVerPex61z1mRmB/2R9fUNQyaj8g==</latexit><latexit sha1_base64="CxkcAJIiNy7g1fb9pCL011jYRMw=">AAACJ3icbZDLSgMxFIYzXmu9jbp0EyxCBSlTKV52BRFcVrC20Cklk562oZnMmGQKdeyb+AQ+hltduBLFlW9iZlpQW38I/HznHE7O74WcKe04H9bc/MLi0nJmJbu6tr6xaW9t36ggkhSqNOCBrHtEAWcCqpppDvVQAvE9DjWvf57UawOQigXiWg9DaPqkK1iHUaINatnH99gNFWs52JVEdDlgF24jNsAJ7xmedw5+SjrAFylq2Tmn4KTCs6Y4MTk0UaVlf7rtgEY+CE05UapRdELdjInUjHIYZd1IQUhon3ShYawgPqhmnN43wvuGtHEnkOYJjVP6eyImvlJD3zv0ie6F5C4wI4lV000J/K/WiHTntBkzEUYaBB1v7EQcm4OT1HCbSaCaD40hVDLzaUx7RBKqTbZZk0Zx+vZZUz0qnBWcq1KuXJrEkkG7aA/lURGdoDK6RBVURRQ9oCf0jF6sR+vVerPex61z1mRmB/2R9fUNQyaj8g==</latexit>

E
<latexit sha1_base64="87cR+E4ITDbNfWvSB84oqg/i+18=">AAAB8HicbZDNSgMxFIUz/tb6V3XpJlgEF1JmpKDuCiK4bMGxhXYomfROG5pJhiQj1KFP4FYXrsStbyS+jJl2Ftp6IPBx7r3k3hMmnGnjul/Oyura+sZmaau8vbO7t185OHzQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuu2X6m6NXcmvAxeAVVUqNmvfPcGkqYxCEM50brruYkJMqIMoxym5V6qISF0TIbQtShIDDrIZotO8al1BjiSyj5h8Mz9PZGRWOtJHJ7HxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIZVtGt7i7cvgX9Sua26rXm3Ui1hK6BidoDPkoUvUQHeoiXxEEaBn9IJeHe28Oe/Ox7x1xSlmjtAfOZ8/Tc6QVA==</latexit><latexit sha1_base64="87cR+E4ITDbNfWvSB84oqg/i+18=">AAAB8HicbZDNSgMxFIUz/tb6V3XpJlgEF1JmpKDuCiK4bMGxhXYomfROG5pJhiQj1KFP4FYXrsStbyS+jJl2Ftp6IPBx7r3k3hMmnGnjul/Oyura+sZmaau8vbO7t185OHzQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuu2X6m6NXcmvAxeAVVUqNmvfPcGkqYxCEM50brruYkJMqIMoxym5V6qISF0TIbQtShIDDrIZotO8al1BjiSyj5h8Mz9PZGRWOtJHJ7HxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIZVtGt7i7cvgX9Sua26rXm3Ui1hK6BidoDPkoUvUQHeoiXxEEaBn9IJeHe28Oe/Ox7x1xSlmjtAfOZ8/Tc6QVA==</latexit><latexit sha1_base64="87cR+E4ITDbNfWvSB84oqg/i+18=">AAAB8HicbZDNSgMxFIUz/tb6V3XpJlgEF1JmpKDuCiK4bMGxhXYomfROG5pJhiQj1KFP4FYXrsStbyS+jJl2Ftp6IPBx7r3k3hMmnGnjul/Oyura+sZmaau8vbO7t185OHzQMlUUfCq5VJ2QaOBMgG+Y4dBJFJA45NAOxzd5vf0ISjMp7s0kgSAmQ8EiRomxVuu2X6m6NXcmvAxeAVVUqNmvfPcGkqYxCEM50brruYkJMqIMoxym5V6qISF0TIbQtShIDDrIZotO8al1BjiSyj5h8Mz9PZGRWOtJHJ7HxIwS8iTtSI56sSk3/6t1UxNdBRkTSWpA0PmPUcqxkTg/Hw+YAmr4xAKhitmlMR0RRaixIZVtGt7i7cvgX9Sua26rXm3Ui1hK6BidoDPkoUvUQHeoiXxEEaBn9IJeHe28Oe/Ox7x1xSlmjtAfOZ8/Tc6QVA==</latexit>

E1(1) ! |�1(1)i
<latexit sha1_base64="sgalzsolUnYAU0J2g2/K2xOJHNk=">AAACD3icbVBPS8MwHE3nvzn/VT0KEhzCBBmtDNTbQASPE6wbrKWkWbqFpWlJUmHW3fwEfgyvevAkXv0I4pcx3XrQzQeBl/f7PZL3goRRqSzryygtLC4tr5RXK2vrG5tb5vbOrYxTgYmDYxaLToAkYZQTR1HFSCcRBEUBI+1geJHP23dESBrzGzVKiBehPqchxUhpyTf3L327Zh9BV8XwAbrJgBZ3gXifEd+sWnVrAjhP7IJUQYGWb367vRinEeEKMyRl17YS5WVIKIoZGVfcVJIE4SHqk66mHEVEetkkxxgeaqUHw1jowxWcqL8dGYqkHEXBcYTUIEH3sbbkVM4u5eJ/s26qwjMvozxJFeF4+mKYMqjT5+3AHhUEKzbSBGFB9achHiCBsNIdVnQb9mz2eeKc1M/r1nWj2mwUtZTBHjgANWCDU9AEV6AFHIDBI3gGL+DVeDLejHfjY7paMgrPLvgD4/MHGJ2aeA==</latexit><latexit sha1_base64="sgalzsolUnYAU0J2g2/K2xOJHNk=">AAACD3icbVBPS8MwHE3nvzn/VT0KEhzCBBmtDNTbQASPE6wbrKWkWbqFpWlJUmHW3fwEfgyvevAkXv0I4pcx3XrQzQeBl/f7PZL3goRRqSzryygtLC4tr5RXK2vrG5tb5vbOrYxTgYmDYxaLToAkYZQTR1HFSCcRBEUBI+1geJHP23dESBrzGzVKiBehPqchxUhpyTf3L327Zh9BV8XwAbrJgBZ3gXifEd+sWnVrAjhP7IJUQYGWb367vRinEeEKMyRl17YS5WVIKIoZGVfcVJIE4SHqk66mHEVEetkkxxgeaqUHw1jowxWcqL8dGYqkHEXBcYTUIEH3sbbkVM4u5eJ/s26qwjMvozxJFeF4+mKYMqjT5+3AHhUEKzbSBGFB9achHiCBsNIdVnQb9mz2eeKc1M/r1nWj2mwUtZTBHjgANWCDU9AEV6AFHIDBI3gGL+DVeDLejHfjY7paMgrPLvgD4/MHGJ2aeA==</latexit><latexit sha1_base64="sgalzsolUnYAU0J2g2/K2xOJHNk=">AAACD3icbVBPS8MwHE3nvzn/VT0KEhzCBBmtDNTbQASPE6wbrKWkWbqFpWlJUmHW3fwEfgyvevAkXv0I4pcx3XrQzQeBl/f7PZL3goRRqSzryygtLC4tr5RXK2vrG5tb5vbOrYxTgYmDYxaLToAkYZQTR1HFSCcRBEUBI+1geJHP23dESBrzGzVKiBehPqchxUhpyTf3L327Zh9BV8XwAbrJgBZ3gXifEd+sWnVrAjhP7IJUQYGWb367vRinEeEKMyRl17YS5WVIKIoZGVfcVJIE4SHqk66mHEVEetkkxxgeaqUHw1jowxWcqL8dGYqkHEXBcYTUIEH3sbbkVM4u5eJ/s26qwjMvozxJFeF4+mKYMqjT5+3AHhUEKzbSBGFB9achHiCBsNIdVnQb9mz2eeKc1M/r1nWj2mwUtZTBHjgANWCDU9AEV6AFHIDBI3gGL+DVeDLejHfjY7paMgrPLvgD4/MHGJ2aeA==</latexit>|�1(0)i ! E1(0)

<latexit sha1_base64="c3ZMf0I+4SZjF36IS7vXZAOAGT8=">AAACD3icbVDNSsNAGNzUv1r/oh4FWSxCBSmJFNRbQQSPFYwtNCFstpt26WYTdjdCrb35BD6GVz14Eq8+gvgybtIctHVgYZjvG76dCRJGpbKsL6O0sLi0vFJeraytb2xumds7tzJOBSYOjlksOgGShFFOHEUVI51EEBQFjLSD4UU2b98RIWnMb9QoIV6E+pyGFCOlJd/cf4BuMqC+XbOOoCsQ7zMCXRXDy1zyzapVt3LAeWIXpAoKtHzz2+3FOI0IV5ghKbu2lShvjISimJFJxU0lSRAeoj7paspRRKQ3znNM4KFWejCMhX5cwVz97RijSMpRFBxHSA0SdB9rS0bl7FIm/jfrpio888aUJ6kiHE8vhimDOnDWDuxRQbBiI00QFlR/GuIBEggr3WFFt2HPZp8nzkn9vG5dN6rNRlFLGeyBA1ADNjgFTXAFWsABGDyCZ/ACXo0n4814Nz6mqyWj8OyCPzA+fwAmlZp2</latexit><latexit sha1_base64="c3ZMf0I+4SZjF36IS7vXZAOAGT8=">AAACD3icbVDNSsNAGNzUv1r/oh4FWSxCBSmJFNRbQQSPFYwtNCFstpt26WYTdjdCrb35BD6GVz14Eq8+gvgybtIctHVgYZjvG76dCRJGpbKsL6O0sLi0vFJeraytb2xumds7tzJOBSYOjlksOgGShFFOHEUVI51EEBQFjLSD4UU2b98RIWnMb9QoIV6E+pyGFCOlJd/cf4BuMqC+XbOOoCsQ7zMCXRXDy1zyzapVt3LAeWIXpAoKtHzz2+3FOI0IV5ghKbu2lShvjISimJFJxU0lSRAeoj7paspRRKQ3znNM4KFWejCMhX5cwVz97RijSMpRFBxHSA0SdB9rS0bl7FIm/jfrpio888aUJ6kiHE8vhimDOnDWDuxRQbBiI00QFlR/GuIBEggr3WFFt2HPZp8nzkn9vG5dN6rNRlFLGeyBA1ADNjgFTXAFWsABGDyCZ/ACXo0n4814Nz6mqyWj8OyCPzA+fwAmlZp2</latexit><latexit sha1_base64="c3ZMf0I+4SZjF36IS7vXZAOAGT8=">AAACD3icbVDNSsNAGNzUv1r/oh4FWSxCBSmJFNRbQQSPFYwtNCFstpt26WYTdjdCrb35BD6GVz14Eq8+gvgybtIctHVgYZjvG76dCRJGpbKsL6O0sLi0vFJeraytb2xumds7tzJOBSYOjlksOgGShFFOHEUVI51EEBQFjLSD4UU2b98RIWnMb9QoIV6E+pyGFCOlJd/cf4BuMqC+XbOOoCsQ7zMCXRXDy1zyzapVt3LAeWIXpAoKtHzz2+3FOI0IV5ghKbu2lShvjISimJFJxU0lSRAeoj7paspRRKQ3znNM4KFWejCMhX5cwVz97RijSMpRFBxHSA0SdB9rS0bl7FIm/jfrpio888aUJ6kiHE8vhimDOnDWDuxRQbBiI00QFlR/GuIBEggr3WFFt2HPZp8nzkn9vG5dN6rNRlFLGeyBA1ADNjgFTXAFWsABGDyCZ/ACXo0n4814Nz6mqyWj8OyCPzA+fwAmlZp2</latexit>

Figure 12.1: In this plot we summarize the working principle of quantum computation assisted by the
adiabatic evolution. In particular we plot two energy levels E0(s) and E1(s) as functions of s = t/T
assuming that they satisfy the adiabatic theorem: if the time T is large enough, the systems remains in its
ground state during the whole evolution. See the text for details.

namely, during the evolution the state |�(t)i of the system remains very close to the instanta-
neous ground state of the Hamiltonian Ĥ(t), 8t 2 [0, T], if T is large enough. More in details,
the adiabatic theorem states that if

T � �max

(�Emin)2 (12.16)

where
�max = max

s2[0,1]

����

�
�1(s)

����
dH̃(s)

ds

�����0(s)
����� , (12.17)

and
�Emin = min

s2[0,1]
[E1(s) � E0(s)] , (12.18)

then |h�0(1)|�(T)i| ! 1.
We are ready to apply the adiabatic theorem to the satisfiability problems.

12.3 Finding the solutions through the adiabatic evolution

The simplest interpolating, time-dependent Hamiltonian Ĥ(t) such that Ĥ(0) = Ĥ0 and Ĥ(T) =

Ĥp, the problem Hamiltonian, is:

Ĥ(t) =

✓
1 � t

T

◆
Ĥ0 +

t
T

Ĥp , t 2 [0, T] , (12.19)

or, equivalently,
H̃(s) = (1 � s) Ĥ0 + s Ĥp , s 2 [0, 1] . (12.20)

More in general, one can also use more sophisticated Hamiltonians substituting to the param-
eter s some other functions of the ratio t/T. It is clear that if we suitably choose T in order
to satisfy the conditions of the adiabatic theorem, then we can let our system evolve from the
initial ground state |�0i � |�0(0)i of the beginning Hamiltonian Ĥ0 and reach the ground state

Fig. 5.1: Graphical representation of how the energy levels of Ĥ(t) change in time. As long as the minimum
energy gap �Emin is finite, one can employ the adiabatic theorem to go from the ground state of Ĥ0 (here
denoted as | 0i) to that of Ĥ1 (| pi). Here, we used the parameter s to parametrise the time flow: t = s⌧ .
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